U NTAR & s [ e @M-}l CPA IR e

Universitas Tarumanagara UNTAR untu k INDONESIA

SURAT TUGAS
Nomor: 719-R/UNTAR/PENELITIAN/VIII/2026

Rektor Universitas Tarumanagara, dengan ini menugaskan kepada saudara:

JONI FAT, Ir. S.T., ME.,MT.

Untuk melaksanakan kegiatan penelitian/publikasi ilmiah dengan data sebagai berikut:

Judul : Adaptive trading system for sustainable forex markets

Nama Media : TELKOMNIKA Telecommunication Computing Electronics and Control
Penerbit :

Volume/Tahun : Vol. 24, No. 4, August 2026, pp. 1267~1277

URL Repository . https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/view/1059

Demikian Surat Tugas ini dibuat, untuk dilaksanakan dengan sebaik-baiknya dan melaporkan hasil
penugasan tersebut kepada Rektor Universitas Tarumanagara

20 Agustus 2026
Rektor

Prof. Dr. Amad Sudiro,S.H., M.H., M.Kn., M.M.

Print Security : 89b520b145736a0d2a33faeae73a8d50

Disclaimer: Surat ini dicetak dari Sistem Layanan Informasi Terpadu Universitas Tarumanagara dan dinyatakan sah secara hukum.



OFFICE

JI Letjen 5. Parman No 1, Jakarta Barat 11440
PHONE

+62 21-5671 747 (Hunting)

+62 21-5695 8723 (Admission]

EMAIL
humas@untar.ac.id
WEBSITE
untar.ac.id
@Xfod

Untar Jakarta

MCOVE

beyond



8/19/26, 2:02 PM Vol 24, No 4

HOME ABOUT LOGIN REGISTER SEARCH

ANNOUNCEMENTS

CURRENT

ARCHIVES

Home > Archives > Vol 24, No 4

Vol 24, No 4
August 2026

DOI: http://doi.org/10.12928/telkomnika.v24i4

Table of Contents

Beyond reductionism: systems thinking for the next generation of electrical
and computer engineering

Tole Sutikno

Design and simulation of a compact patch antenna for breast cancer tumors
detection in the Wi-Fi band

Salima Azzaz-Rahmani, Hadj Zerrouki

An improved harvested energy management mechanism for wireless sensor
networks

Abdelmalek Bengheni, Messaoud Hameurlaine
Integration of public electric vehicle charging stations into a single gateway

platform for net zero emissions goals
Fajar Sidiqg Arrizal, Shafira Febriani

https://telkomnika.uad.ac.id/index.php/ TELKOMNIKA/issue/view/1059

P

5

1083-1090

o
b

1091-1101

o
b

1102-1112

o
b

1113-1120

USER

Username|

Password I

D Remember me

QUICK LINKS

Editorial Boards

Reviewers

Author Guidelines

Online Submission

Policy of Plagiarism

Screening

« Peer Review
Process

« Publication Fee

« Abstracting and
Indexing

« Repository Policy

« Register as
Reviewer

« Publication Ethics

« Visitor Statistics

« Contact Us

e o o o o

JOURNAL CONTENT

Search

Search Scope

| Al v

1/5


https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/EditorialBoards
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/reviewers
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/editorialPolicies#custom-1
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/submissions#onlineSubmissions
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/screen
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/screen
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/editorialPolicies#peerReviewProcess
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/editorialPolicies#peerReviewProcess
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/submissions#authorFees
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/Indexing
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/Indexing
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/pages/view/repo
https://reviewer.iaes.or.id/telkomnika/
https://reviewer.iaes.or.id/telkomnika/
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/editorialPolicies#custom-0
http://statcounter.com/p10241713/?guest=1
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about/contact
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/index
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/about
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/login
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/user/register
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/search
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/current
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/archive
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/announcement
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/index
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/archive
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/view/1059
http://doi.org/10.12928/telkomnika.v24i4
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/3776
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/3776
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/3776/12304
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27781
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27781
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27781/12305
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27486
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27486
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27486/12306
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27786
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27786
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27786/12307

8/19/26, 2:02 PM

Vol 24, No 4

Design and evaluation of a simple load balancing prototype using the round
robin algorithm in local networks

Muh. Fahmi Rustan, Wawan Firgiawan, Wiwi Nopiana
Experimental validation of a low-cost microcontroller-based rack-level
thermal control prototype

Wandercleiton Cardoso, Danyelle Santos Ribeiro, Thiago Augusto Pires Machado, Saulo
Alexandre Inacio, Elielton A. Cometti, Marcelo Margon, Fernando Baptista dos Santos
Neves

Evaluation of the efficiency of delay tolerant network routing protocols for
smart environment development in Makassar

Abdul Latief Arda, Symsu Alam, Agussalim Agussalim, Matalangi Matalangi

NLP-driven hate speech detection on TikTok: a case study from UIN Sunan
Ampel Surabaya

Achmad Teguh Wibowo, Aris Fanani, Mujib Ridwan, Bramasta Kurnia Aji

Behavioral fingerprints: driver profiling using transformer models on next
generation simulation trajectory data

Mohamed Laamimach, Mghari Mohammed, Aziz Mabrouk
Predictive safety helmet for miners using internet of things and artificial
intelligence

Vijayalakshmi Murugesan, Irudhaya Ronisha Innasi John Benedict, Janani Vigneswaran,
Pooja Senthamarai Kannan

Methods of finding the maximum common transitive subgraph:
experimental comparison

Oleg Sychev, Anton Chupinin

Interpretable machine learning for digital soil pH mapping using an
optimized AdaBoost algorithm

Zakiyyan Zain Alkaf, A’isya Nur Aulia Yusuf, Elsa Sari Hayunah Nurdiniyah, Tri
Wisudawati

Real-time anomaly detection system using best performed machine learning
model

Victor Mathebula, Bukohwo Michael Esiefarienrhe

Decentralized multi-agent orchestration for legacy order-to cash
optimization

https://telkomnika.uad.ac.id/index.php/ TELKOMNIKA/issue/view/1059

p|

B

1121-1130

o
b

1131-1142

p|

e

1143-1156

o
b

1157-1167

P

M

1168-1176

o
b

1177-1186

o
M

1187-1196

o
b

1197-1203

o
b

1204-1215

o
b

Browse

.

.

By Issue
By Author
By Title

2/5


https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/issue/archive
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/search/authors
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/search/titles
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27560
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27560
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27560/12308
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27838
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27838
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27838/12310
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27102
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27102
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27102/12311
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27419
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27419
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27419/12312
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27790
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27790
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27790/12314
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27421
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27421
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27421/12315
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27683
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27683
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27683/12316
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27724
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27724
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27724/12317
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27561
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27561
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27561/12318
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27807
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27807
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27807/12321

8/19/26, 2:02 PM

Vol 24, No 4
Rahul Kumar Thatikonda, Sucharitha Donepudi

Sentiment analysis in telecommunications: a systematic review of
applications and challenges

Achraf Bouhamidi, Naziha Laaz, Zineb Rachik

Acoustic and vibration side channel analysis on post-quantum cryptography
using image-based deep learning

Abdul Haris Muhammad, Gamaria Mandar, Adelina Ibrahim

Mapping research trends on tropical cyclone-induced flood susceptibility: a
bibliometric and systematic review method

Soenardi Soenardi, Bambang Dwi Dasanto, Yonny Koesmaryono, I Putu Santikayasa,
Giarno Giarno

Adaptive trading system for sustainable forex markets
Joni Fat, Parwadi Moengin, Pudji Astuti, Sally Cahyati

GenAlI as an IoT programming assistant: a case study on automated
debugging for air quality monitoring systems
Steven Imanel Bawole, Handri Santoso

XGBoost modeling for sparse spare-parts demand forecasting
Brian Qaedi Laksono Putra, Jerry Dwi Trijoyo Purnomo

Classification of P300 event-related potentials using SNN, CNN and LSTM
deep learning models

Ahlaam M. Saed, Ibtihal Fawzi Elshami, Ali I. Elgayar

Decision-tree-based machine learning for detecting coffee agroforestry
using SPOT-7
I Made Khrisna Yoga Devandra, I Nengah Surati Jaya, Tatang Tiryana

Privacy-preserving messaging for medical device networks

Rachmad Andri Atmoko, Salnan Ratih Asriningtias, Akas Bagus Setiawan, Devasis
Pradhan, Ismail Rakip Karas

Comparative evaluation of classical and machine learning methods for
medical image enhancement

https://telkomnika.uad.ac.id/index.php/ TELKOMNIKA/issue/view/1059

1216-1223

o
b

1224-1240

[

M

1241-1252

o
b

1253-1266

P

M

1267-1277

p

B

1278-1286

p|

-

1287-1293

p|

B

1294-1306

o
M

1307-1319

o
b

1320-1330

o
B

3/5


https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27762
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27762
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27762/12323
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27791
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27791
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27791/12324
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27614
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27614
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27614/12325
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27479
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27479/12326
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27707
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27707
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27707/12327
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27777
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27777/12328
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27659
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27659
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27659/12329
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27747
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27747
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27747/12330
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27794
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27794/12331
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27700
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27700
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27700/12332

8/19/26, 2:02 PM

Vol 24, No 4
Md. Mehedi Hasan, Sujon Chandra Sutradhar, Zannatul Ferdushie, Rabeya Basri

A vector-valued PDE model unifying anisotropic diffusion and shock filter for
color images denoising and deblurring

Said Karoui, Salim Bettahar

A new hybrid dyadic-tent chaotic function for secure digital image
encryption

Anymore Majere, Hiento Suharja, Suryadi MT

Reconfigurability of graphene-based hexagonal patch operating in the Ku
band

Hassna Agoumi, Seddik Bri, Youssef El Amraoui, Adil Saadi

Design and construction of microcontroller-based exhaust emission
measurement equipment for freight transportation

A. Irmayani Pawelloi, Muh Huzaifah Ashaba, Hakzah Hakzah, Asrul Asrul, Alauddin
Yunus, Muhammad Zainal, Wahyuddin Wahyuddin

Heading stabilization of a mecanum wheel mobile robot using Kalman filter
and SMC under variation condition

Ardianto Syaifur Rohman, Tunjung Genarsih, Sihmaulana Dwianto, Nuzula Afianah,
Salsabila Liandra Putri, Nurul Zainal Fanani, Mochamad Irwan Nari, Ahmad Rofi'i,
Fendik Eko Purnomo, Syamsiar Kautsar, Angga Dwinanda, Alfan Ahmad Berlian

Extended-state observer control with online payload identification for HRI in
series elastic actuators

Edwin Villarreal-Lépez, Horacio Coral-Enriquez, Luini L. Hurtado-Cortés

Study of the effect of changes in cell output temperature on the net
efficiency of solid oxide fuel cell power generation

Handrea Bernando Tambunan, Ignatius Riyadi Mardiyanto, Lina Troskialina, Sri
Paryanto Mursid, Lidya Elizabeth, Dhyna Analyes Trirahayu, Retno Dwijayanti

Beyond coal: optimization of hybrid floating PV-hydropower systems for
Indonesia’s decarbonization

Firsta Zukhrufiana Setiawati, Tania June, Muh Taufik, Rudi Kurnianto

Fast-decoupled power flow optimization in 20 kV systems

Abrar Tanjung, David Setiawan

https://telkomnika.uad.ac.id/index.php/ TELKOMNIKA/issue/view/1059

1331-1341

p|

B

1342-1352

o
M

1353-1371

p|

e

1372-1384

o
b

1385-1395

o
b

1396-1408

o
b

1409-1418

o
b

1419-1426

p|

-

1427-1439

o
b

1440-1448

4/5


https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27726
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27726
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27726/12333
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27703
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27703
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27703/12334
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27737
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27737
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27737/12335
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27739
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27739
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27739/12351
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27654
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27654
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27654/12338
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27787
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27787
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27787/12339
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27828
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27828
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27828/12340
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27858
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27858
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27858/12341
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27567
https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/article/view/27567/12342

8/19/26, 2:02 PM Vol 24, No 4

TELKOMNIKA Telecommunication, Computing, Electronics and Control
ISSN: 1693-6930, e-ISSN: 2302-9293
Universitas Ahmad Dahlan, 4th Campus

JI. Ringroad Selatan, Kragilan, Tamanan, Banguntapan, Bantul, Yogyakarta, Indonesia 55191
Phone: +62 (274) 563515, 511830, 379418, 371120
Fax: +62 274 564604

View TELKOMNIKA Stats

https://telkomnika.uad.ac.id/index.php/ TELKOMNIKA/issue/view/1059 5/5


https://telkomnika.uad.ac.id/index.php/TELKOMNIKA/manager/setup/portal.issn.org/resource/ISSN/1693-6930
https://portal.issn.org/resource/ISSN/2302-9293
https://uad.ac.id/en/
https://www.statcounter.com/
https://www.statcounter.com/
http://statcounter.com/p10241713/?guest=1

TELKOMNIKA Telecommunication Computing Electronics and Control
Vol. 24, No. 4, August 2026, pp. 1267~1277
ISSN: 1693-6930, DOI: 10.12928/ TELKOMNIKA.v24i4.27479 O 1267

Adaptive trading system for sustainable forex markets

Joni Fat'?, Parwadi Moengin?, Pudji Astuti®, Sally Cahyati®
!Department of Industrial Engineering, Universitas Trisakti, Jakarta, Indonesia
2Electrical Engineering Program, Universitas Tarumanagara, Jakarta, Indonesia
SDepartment of Mechanical Engineering, Universitas Trisakti, Jakarta, Indonesia

Article Info

ABSTRACT

Article history:

Received Aug 16, 2025
Revised Mar 30, 2026
Accepted May 25, 2026

Keywords:

Adaptive trading

Fuzzy logic
Reinforcement learning
Responsible artificial
intelligence
Sustainability

This study presents a sustainable and ethically aligned algorithmic trading
system for the Euro/United States Dollar (EURUSD) currency pair,
integrating reinforcement learning (RL) with a Sugeno-type fuzzy inference
mechanism. The framework emphasizes responsible Al principles by
combining adaptability and interpretability to support transparent and
explainable financial decision-making. Historical EURUSD M15 data from
2020 to 2023 were used for training, while 2024 data served for out-of-
sample testing. The system employs EMAS50-based state classification,
tabular state—action-reward-state-action or SARSA learning, and a fuzzy
logic layer comprising 27 expert-defined rules. During backtesting, the agent
executed 785 trades, achieving a net profit of USD 61.85, a profit factor of
1.04, and a balanced win-loss ratio. Risk-adjusted analysis showed moderate
resilience (sharpe ratio = 0.53) and a maximum drawdown of 59.74%. The
model demonstrated strong equity stability (ESI = 0.9672) and sensitivity to
macroeconomic events identified through cumulative sum (CUSUM)

analysis. While the system maintained capital preservation and
interpretability, responsiveness under volatile conditions requires
improvement. Future work will focus on adaptive exit logic, volatility-aware
reward mechanisms, and regime-sensitive policy optimization. This study
contributes to advancing sustainable, transparent, and risk-aware artificial
intelligence (Al) frameworks in algorithmic trading.

This is an open access article under the CC BY-SA license.
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1. INTRODUCTION

The application of artificial intelligence (Al) has transformed algorithmic trading, particularly in the
highly volatile foreign exchange (FOREX) market. Traditional rule-based strategies often fail to adapt to
rapid intraday fluctuations, while reinforcement learning (RL) enables agents to refine their strategies
through interaction with market data. Among RL methods, the state—action-reward-state—action (SARSA)
algorithm offers adaptability. However, its limited interpretability reduces its suitability in regulated and risk-
sensitive environments [1]-[4]. Fuzzy inference systems (FIS) provide a transparent, rule-based framework that
enhances interpretability and auditability, making them valuable for responsible Al applications in finance. The
SARSA-FIS hybrid model combines RL adaptability with fuzzy logic transparency, addressing increasing
demands for oversight, transparency, and ethical decision-making in automated financial systems [2], [5], [6].

Recent studies demonstrate the effectiveness of hybrid intelligent models that merge data-driven
learning with structured rule systems. Hybrid architectures such as long short-term memory—convolutional
neural networks (LSTM-CNNSs), signal decomposition models (variational mode decomposition or VMD and
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singular spectrum analysis or SSA), and recurrent networks (bidirectional long short-term memory
(BIiLSTM) and gated recurrent unit (GRU)) have achieved improved forecasting accuracy for complex time
series [6]-[8]. Additionally, optimization techniques such as genetic algorithms and stochastic gradient
methods have enhanced model robustness and training efficiency in high-frequency environments [9]-[11].

Despite these advancements, few approaches incorporate sustainability-aware mechanisms such as
drawdown limits, volatility filtering, or capital preservation. With the growing focus on environmental,
social, and governance (ESG) principles and the United Nations Sustainable Development Goals (SDGSs),
ethical and sustainable design in trading algorithms has become increasingly important [2], [12], [13].
Structural approaches such as triangular arbitrage and directional change techniques have also shown value in
managing volatility and aligning trading behavior with market regimes [14]-[16]. As Al becomes more
embedded in financial infrastructure, the demand for explainable, ethical, and override-capable trading
systems continues to grow [17]-[19]. Adaptive frameworks that integrate behavioral sensitivity, capital
control, and predictive resilience are increasingly favored, particularly in the retail forex domain [20], [21].

Traditional baselines in algorithmic trading such as moving average crossovers, buy-and-hold
strategies, and standalone fuzzy systems often fail to maintain performance consistency under dynamic
volatility conditions. While these methods provide interpretability or stability in specific regimes, they lack
adaptive learning and contextual awareness. RL approaches, such as Q-learning, improve adaptability but
remain limited in transparency and risk control. The SARSA-FIS hybrid model extends beyond these
baselines by combining real-time policy updates with rule-based interpretability, enabling a more sustainable
and responsible approach to Al-driven financial systems.

This study proposes a sustainable and interpretable algorithmic trading agent for the Euro/United
States Dollar (EURUSD) currency pair, built using a hybrid SARSA-FIS framework. The objective is to
integrate RL with fuzzy logic to create a system that is both adaptive to dynamic market conditions and
transparent in its decision-making fulfilling key principles of responsible Al in finance. The agent design
integrates exponential moving average (EMA)-based state classification, volatility-sensitive reward shaping,
and drawdown-aware execution policies to balance adaptability with ethical risk control.

The SARSA-FIS agent was trained on EURUSD M15 data from 2020 to 2023 and backtested on
2024 out-of-sample data. A total of 785 trades were executed, yielding a net profit of USD 61.85 (initial
capital USD 100) with a profit factor of 1.04 and a balanced win—loss ratio. Risk-adjusted results showed
moderate returns (sharpe ratio = 0.53), strong equity stability (ESI = 0.9672), and sensitivity to
macroeconomic shifts detected through cumulative sum (CUSUM) analysis. These findings demonstrate the
model’s structural robustness and interpretability while identifying opportunities for enhancing regime
adaptation and exit logic. In summary, the proposed SARSA-FIS framework bridges the gap between
adaptability and explainability in Al-driven financial systems, aligning algorithmic performance with
responsible Al and sustainability principles. Overall, this research advances the development of ethical,
transparent, and resilient trading systems for the modern financial environment.

2. METHOD

The trading agent was developed using a SARSA-FIS hybrid framework, combining RL
adaptability with fuzzy logic transparency. The SARSA algorithm was selected for its capability to iteratively
update action—value estimates based on market feedback, while the Sugeno-type FIS ensured interpretability
and auditability of decisions. The integration of these two approaches supports both adaptive learning and
responsible Al design, meeting the needs of risk-sensitive financial systems [1], [4], [16], [22]. A hybrid
SARSA-FIS structure thus combines learning flexibility with rule-based explainability, satisfying both
adaptation and auditability requirements [2], [15].

2.1. Development environment

The development was implemented across three platforms: Python 3.10 for SARSA RL simulation,
MATLAB R2023a for FIS modeling, and MetaTrader 5 (build 4755) for real-time implementation and
backtesting. The overall workflow is illustrated in Figure 1. Historical EURUSD 15-minute candlestick data
(January 2020-December 2024) were retrieved from MetaTrader 5. Data from 20202023 were used for
model training, and 2024 data served as out-of-sample testing, consistent with standard time-series validation
practices [5]. This multi-platform workflow ensures the reproducibility of the experimental process across
simulation, modeling, and deployment stages.
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Reinforcement Learning Setup [Python] )

( Start EA Design Process } #»{ Design SARSA Environment
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l MQLS in MetaTrader 5

Map Close Prices to States:
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- §3: above EMAS0 + 20 pips

- l - Backtest on Data:
Train SARSA until Q-Table 1 Jan 2024 - 31 Dec 2024

converges

FIS Design [MATLAB]

Create FIS structure:

e Input: Current_State (S1, S2, S3); Prediction_State (S1, S2,
S3); Reward (Low, Moderate, High).

e Output: Signal (Buy, Hold, Sell)

e Rules: 27 (Sugeno)

v

Simulate FIS using 100 random
inputs

Integration Phase Sustainability Filters )

Integrated SARSA Output _]——>{ Apply Trend Filter I
| (Current_State, Prediction_State, Q- v

Value) to FIS
| Apply Volatility Filter I

v ¥
| Evaluate Signal Output from FIS I I Enforce Max Drawdown constraint (20%) '——.‘ End EA Design Process )

Figure 1. SARSA-FIS trading agent development flowchart illustrating the sequential process of RL setup,
fuzzy inference modeling, system integration, and sustainable backtesting

2.2. SARSA RL framework

The SARSA environment was modeled using tabular RL. States were discretized into three classes
(S1, S2, and S3) which are based on EMAS50 deviations using +20 pip thresholds. Actions were (sell, hold,
and buy), resulting in a 3x3 Q-table. Learning parameters were set as: learning rate («)=0.1, discount factor
(¥)=0.9, initial £€=0.3 with adaptive decay (¢ < 0.999 x & per step, down to 0.05). Training ran for 500
episodes or until convergence, using the SARSA update rule shown in (1). The learned Q table was exported
to an expert advisor (EA) in MetaTrader 5.

Q(st,at) < Q(St,at) + a[rt+1 + VQ(5t+1,at+1) - Q(St,at)] 1)

Here, Q(s;, a;) represents the expected value of taking action a, in state s;, while r;,; denotes the
reward received after transitioning to state s;,; and selecting action a;,,. The algorithm updates its policy
iteratively by incorporating both the immediate reward and the expected future return, balancing exploration
and exploitation in the learning process. Python modules NumPy and Pandas were used for simulation,
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environment transition, and Q-table updates. At convergence, the Q-table was embedded into a custom expert
advisor or EA written in MQL5 for real-time execution. These implementation details facilitate full
reproducibility of the learning and deployment process. The EA parameters included a fixed lot size of 0.01,
a 20-pip spread limit, and a 15-minute cooldown between trades. Risk control logic capped drawdown at
20% via dynamic equity tracking.

2.3. FIS design

For interpretability, a Sugeno-type FIS was developed using MATLAB. It accepted three inputs:
current state, predicted next state, and reward; and produced one output signal. Each input was modeled using
three fuzzy membership functions (low, moderate, high). The output was encoded as: sell = 0.5, hold = 1.5, and
buy = 2.5. A total of 27 fuzzy rules covered all combinations of inputs.

As shown in Figure 2, the FIS operates as a modular decision-enhancing layer within the broader
SARSA-FIS architecture. Upon receiving normalized Q-values and rewards from the SARSA agent, the
inputs are passed to a fuzzy rule base that evaluates them using the prod method for logical conjunctions and
probor for disjunctions. The FIS layer evaluated Q-values and rewards using prod and probor methods for
fuzzy logic reasoning. A Sugeno engine with sum aggregation and wtaver defuzzification was used to
generate crisp trading signals in real time, enhancing decision transparency and interpretability within the
hybrid model. To ensure rule coverage, the FIS was tested using 100 randomized input vectors [22].
Integration was achieved by mapping Q-values to fuzzy classes: low (Q < 4.35), moderate (4.35<Q <
10.02), and high (Q = 10.02). Combined with state variables, these inputs were fed into the FIS to generate
the trading signal.

Current_State Prediction_State Reward
[Low, Moderate, High] [Low, Moderate, High] [Low, Moderate, High]

(@)

Y

Rule Base
(27 Rules)

Sugeno Inference

Signal
[Sell (0.5), Hold (1.5), Buy (2.5)]

Figure 2. Block diagram of the Sugeno-type FIS used in the SARSA-FIS trading agent, showing input
variables, rule base, and signal output structure

2.4. Reward and sustainability mechanisms

A directional reward structure was implemented within the SARSA environment to guide learning, as
illustrated in Figure 3. The reward map was designed to favor upward transitions (e.g., S1 — S2, S2 — S3) and
penalize downward or lateral moves, accelerating convergence while aligning with trend-following
strategies. Training used a Bellman-based epsilon-greedy policy and terminated after 1,000 episodes or Q-value
stabilization.

Three sustainability filters were implemented. A trend filter used EMA50 and EMA10 alignment to
validate trades. A volatility filter used a 14-period average true range (ATR), blocking trades when ATR
exceeded twice its median. A drawdown limiter deactivated the agent after a 20% equity drop. These filters
promoted responsible risk-taking [15], [22]. Final model files were saved via MetaTrader 5 1/O system. The
Q-table was saved as “SARSA QTable EURUSD.txt,” the fuzzy weights as
“SARFIS Weights EURUSD.txt,” and drawdown data as “MaxDrawdownStatus.txt.” This ensured cross-
session continuity, model reproducibility, and facilitated post-hoc auditability.
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Action: Stay
Reward: Negative
——

Figure 3. SARSA training environment illustrating state transitions (S1-S3), possible actions
(stay, next, jJump), and corresponding reward assignments

2.5. System architecture

A structured sequence diagram as in Figure 4 was developed to illustrate the SARSA-FIS EA
workflow, encompassing data acquisition, state classification, action selection, FIS evaluation, and execution
filtering (MACD, EMA10, triangular hedging). Each module interacts transparently with others, reinforcing
interpretability and reproducibility across the full trading pipeline [4], [14].
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: ; e | :
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H : | Request Candle/OHLC data

i ! | ¢ Load O-Table & SARFS

i ot

: : |

I " 1 Tick g

i | New Tick Event

: AR e

i | OnTick() '

i ' |_Get Price, EMA, MACD, ATR, STD

i : | RunFIS(Ci , Positionsi

| Signal (05 /1.5/ 2.5)

i ! i M |

H : Decision Logic

{ | Check open position & drawdown ___ |

| | ChooseAction (safe, option)

H : |_Evaluate (ranging / hedging)

i | Walowed, open radebased ongnal_|

: ! Close trades / fiter / threshold via :

. T iy

H H —

H ! H Learning and Update |

H ! | Get ATR & STD for adaptive delta

H i | Update weights via SARSA-formula

| Save O-Table

: : ! Faae 1

: Remove EA ! L ]

— e >

; | OnDeinit() {

: : |_Save O-Table & SARFS
Trader - - -
% | F S Module I [Q-Td!le&SARFSSmrageI | Veriﬁedﬂa'aFeedJ

Figure 4. Sequence diagram of the SARSA-FIS EA architecture illustrating initialization, decision logic,
learning updates, and sustainable trading workflow in MetaTrader 5
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3. RESULTS AND DISCUSSION

The SARSA-FIS trading agent was evaluated using one year of out-of-sample EURUSD M15 data.
The system achieved marginal profitability, with a profit factor slightly above unity, indicating near break-
even performance under realistic market conditions.

3.1. Trading performance metrics

Table 1 presents the backtest summary. The results indicate a balanced distribution between winning
and losing trades, suggesting stable decision behavior rather than overfitting. The expected payoff remains
positive but low, reflecting a conservative trading profile. However, the relatively high drawdown highlights
vulnerability during prolonged adverse conditions, indicating that while trade-level risk is controlled,
cumulative risk remains a key limitation.

Growth metrics such as arithmetic holding period return (AHPR) (0.14%) and geometric holding
period return (GHPR) (0.06%) reflect a conservative and low-yield strategy. Correlation between profit and
excursion measures (maximum favorable excursion (MFE) = 0.77, MAE = 0.79) suggests volatility-sensitive
outcomes. These findings suggest that the SARSA-FIS framework achieves micro-level consistency in trade
execution but remains limited in macro-level robustness under sustained volatility.

Table 1. Performance summary of the SARSA-FIS trading agent based on one-year backtesting results for
EURUSD (M15 Timeframe)

Metric Value
Total trades 785
Profit trades (%) 397 (50.57%)
Loss trades (%) 388 (49.43%)
Gross profit (USD) 1638.23
Gross loss (USD) -1576.38
Net profit (USD) 61.85
Profit Factor 1.04
Expected payoff (USD) 0.08
Sharpe ratio 0.53
Recovery factor 0.64
Max drawdown (USD) 96.66
Max drawdown (%) 59.74%
Average profit trade (USD) 4.13
Average loss trade (USD) -4.06
Largest profit trade (USD) 7.64
Largest loss trade (USD) -5.18
Max consecutive wins 7 (USD 22.44)
Max consecutive losses 10 (USD -40.20)
AHPR (Daily) 1.0014 (0.14%)
GHPR (Daily) 1.0006 (0.06%)

3.2. Stability and resilience indicators

Figure 5 shows that the equity curve remained close to the balance curve throughout the test. This
condition, measured using the equity stability index (ESI), indicates low floating losses and consistent
position control as in (2). Similar stability patterns have been reported in capital-preserving algorithmic
trading systems [21], [22].

Y|Equitys—Balancet|

ESI=1 2

Y. Balance;

In this experiment, the ESI value of 0.9672 indicates minimal floating losses and strong intraday capital
control. The system’s drawdown recovery behavior was further assessed using the rolling recovery ratio,
defined in (3):

B—min(Bg—w:t)

RollingRecovery, = ?3)

max(Bg—w:t)—min(Bg—w:t)

where B, is the balance at time t, and w is the window size (set to 30 in this case). As shown in Figure 6, the
ratio oscillated significantly, indicating that recovery phases are not consistently sustained, revealing a
structural limitation in the absence of adaptive exit reinforcement mechanisms [1], [23].
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Equity vs Balance Over Time
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Figure 5. Equity and balance curves of the SARSA-FIS trading agent on EURUSD (M15), demonstrating
high equity stability (ESI = 0.9672)
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Figure 6. Rolling recovery ratio of the SARSA-FIS trading agent over 30-period windows, indicating the
system’s ability to recover from local drawdowns

3.3. Equity behavior and margin efficiency
To determine whether deviations between equity and balance were self-correcting, a lagged
regression analysis was performed in (4).

(Ee—By) =a+p.(E.-y —Biq) + € (4)

where E; and B, are the equity and balance at time t, respectively. A negative and significant g coefficient
would indicate mean-reverting behavior, while a positive coefficient suggests persistence or divergence. The
regression yielded a coefficient § = 0.2401 with a highly significant p — value = 1.53 x 10725 (p < 107%4).
This suggests a conservative position holding style with delayed closure of floating trades.

The deposit load efficiency (DLE) metric was introduced to evaluate margin usage efficiency, as
defined in (5).

DLE, = —-fauitye (5)
Deposit Load¢

As seen in Figure 7, DLE showed sharp fluctuations, with occasional high efficiency followed by deep

inefficiencies. This indicates that margin utilization is reactive rather than anticipatory, suggesting the

absence of forward-looking capital allocation strategies [24], [25].
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Deposit Load Efficiency (DLE) Over Time
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Figure 7. DLE of the SARSA-FIS trading agent over time, illustrating the relationship between margin
utilization and equity gain

3.4. Structural change detection and event alignment

The CUSUM algorithm was applied to detect regime shifts in equity behavior, where deviations
were flagged once cumulative residuals exceeded +2 standard deviations. As shown in Figure 8, several
structural shifts aligned with major macroeconomic events, including the silicon valley bank (SVB) collapse
and the credit suisse acquisition. These observations highlight the agent’s sensitivity to systemic volatility
and its relevance for stress-responsive algorithmic trading systems [13], [20].

CUSUM-Based Change Point Detection on Equity Curve

— Equity

2023-01 2023-03 2023-05 2023-07 2023-09 2023-11 2024-01
Date

Figure 8. Change point detection on the equity curve using the CUSUM algorithm, highlighting regime shifts
and structural transitions in trading performance

3.5. Discussion

The SARSA-FIS agent is a hybrid Al architecture tailored for interpretability and capital discipline
in high-frequency forex environments. While the backtest showed a balanced win-loss ratio and micro-
efficiency [26], the high drawdown (59.74%) and modest sharpe ratio (0.53) indicate resilience limits. This is
consistent with prior findings highlighting RL sensitivity to volatility and the limitations of static fuzzy rule
sets [27], [28]. The system maintained high ESI (0.9672), validating low floating exposure [22]. However,
the rolling recovery ratio’s volatility and lagged equity regression (8 = 0.2401) suggest that once the system
enters a drawdown phase, recovery is not sustained without external reinforcement.

Compared with traditional strategies such as moving-average crossovers, buy-and-hold approaches,
and standalone fuzzy systems, the SARSA-FIS agent demonstrated more stable trading behavior and clearer
decision logic across varying market regimes [24], [26]. Baseline models depend on fixed rules that often fail
to adapt when volatility increases or structural conditions change [25]. In contrast, the hybrid SARSA-FIS
framework combines adaptive feedback from RL with the interpretability of fuzzy inference [15], resulting in
smoother trade continuity, improved responsiveness to regime shifts, and greater decision transparency. These
findings demonstrate that the SARSA-FIS framework provides a more stable and interpretable alternative to
conventional rule-based strategies, particularly under varying market regimes [13].
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DLE analysis further exposed inconsistency in capital efficiency. Spikes of effectiveness were
followed by deep inefficiencies, indicating reactive risk deployment rather than anticipatory behavior [24],
[25]. These gaps reflect the need for adaptive margin control, real-time volatility assessment, and reward
shaping mechanisms aligned with market regimes [23], [29]. Structural break detection via CUSUM
confirmed strong correlations between macroeconomic shocks and equity inflection points. This aligns with
prior work on the vulnerability of rule-based agents to systemic events [1], and supports the case for
embedding regime-awareness into algorithmic systems. These findings confirm that the SARSA-FIS agent
provides a structurally stable and explainable trading framework aligned with responsible Al principles [21].
However, enhancing robustness under volatile conditions requires the integration of volatility-aware policy
adaptation, dynamic exit strategies, and real-time drawdown control mechanisms. This study demonstrates
that sustainable algorithmic trading is not solely defined by profitability, but by stability, transparency, and
controlled risk exposure under dynamic market conditions.

4. CONCLUSION

This study developed and tested a hybrid SARSA-FIS algorithmic trading system for the EURUSD
currency pair, which met two key objectives: adaptability and interpretability. The model integrates RL with
fuzzy logic to overcome the limitations of conventional rule-based and purely learning-based strategies in high-
frequency forex environments. It also responds to the increasing demand for responsible and sustainable Al in
financial systems. The SARSA-FIS agent, trained on M15 data (2020-2023) and tested on 2024, achieved
moderate profitability (profit factor = 1.04), strong equity stability (ESI = 0.9672), and balanced trading
outcomes. CUSUM analysis further demonstrated the model’s sensitivity to macroeconomic events, confirming
that the agent can adapt to evolving market dynamics. However, a significant maximum drawdown (59.74%)
and limited recovery behavior revealed challenges in maintaining robustness under volatile conditions.

These findings confirm that integrating fuzzy logic with RL enhances explainability and aligns
algorithmic trading systems with responsible Al principles. The proposed framework demonstrates that
transparency and adaptability can coexist within a reproducible, regulation-aligned trading environment,
supporting ethical compliance and sustainable financial decision-making. From a practical perspective, such
a system can assist traders, analysts, and regulators in evaluating automated decisions, improving
auditability, and ensuring adherence to governance standards. Future research should focus on enhancing
robustness under volatile conditions through volatility-sensitive reward functions, adaptive exit mechanisms,
and real-time regime detection. Expanding this framework toward dynamic capital management, transaction
cost optimization, and multi-agent coordination may further improve performance stability, scalability, and
capital efficiency across diversified financial environments. This research contributes to the advancement of
sustainable, interpretable, and ethical Al systems for forex trading and broader financial applications.
Overall, this research contributes to the advancement of sustainable, interpretable, and ethical Al systems for
forex trading and broader financial applications, reinforcing the integration of responsible Al principles into
the design of intelligent financial technologies.
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